
what is a null space in linear algebra
what is a null space in linear algebra is a fundamental concept that plays a
crucial role in understanding linear transformations and vector spaces. The
null space, also known as the kernel, consists of all the vectors that, when
transformed by a given matrix, yield the zero vector. This article will delve
into the definition, properties, and significance of the null space, as well
as its relationship with rank and linear independence. We will explore how to
compute the null space, provide examples, and discuss its applications in
various fields, including engineering and computer science. By the end, you
will have a comprehensive understanding of what a null space is in linear
algebra and its implications.
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Definition of Null Space

The null space of a matrix is defined as the set of all vectors \( \mathbf{x}
\) such that when the matrix \( A \) is multiplied by \( \mathbf{x} \), the
result is the zero vector. Formally, if \( A \) is an \( m \times n \)
matrix, the null space \( N(A) \) can be expressed as:

N(A) = { \mathbf{x} ∈ ℝⁿ | A\mathbf{x} = \mathbf{0} }

In this context, the null space reflects the solutions to the homogeneous
equation \( A\mathbf{x} = \mathbf{0} \). This concept is central to linear
algebra as it helps in understanding the behavior of linear transformations
represented by matrices. The null space is a vector space itself, meaning it
adheres to the properties of vector addition and scalar multiplication.



Mathematical Representation

To better understand the null space, it is crucial to consider the matrix-
vector multiplication involved. Given a matrix \( A \) of size \( m \times n
\), the null space consists of all \( n \)-dimensional vectors \( \mathbf{x}
\) that satisfy the equation \( A\mathbf{x} = \mathbf{0} \). This leads to a
system of linear equations:

Each row of the matrix \( A \) produces a linear equation, and the null space
represents the intersection of the solution sets of these equations. The
dimension of the null space, known as the nullity, provides insight into the
number of free variables in the system of equations. The relationship between
the rank of the matrix (the dimension of the column space) and the nullity is
captured by the Rank-Nullity Theorem:

Rank(A) + Nullity(A) = n

Properties of Null Space

The null space has several important properties that are vital for
understanding its structure and implications in linear algebra:

Subspace: The null space is a subspace of \( ℝⁿ \), meaning it contains
the zero vector, is closed under vector addition, and is closed under
scalar multiplication.

Dimension: The dimension of the null space, or nullity, is determined by
the number of free variables in the system of equations.

Relation to Linear Independence: If the null space contains only the
zero vector, the columns of the matrix are linearly independent.

Transformation Insight: The null space provides insight into the
properties of the linear transformation represented by the matrix,
particularly in terms of how it compresses or transforms the vector
space.

Computing the Null Space

To compute the null space of a matrix, one typically follows these steps:



Set Up the Equation: Write the equation \( A\mathbf{x} = \mathbf{0} \).1.

Row Reduce: Use Gaussian elimination to row reduce the matrix \( A \) to2.
its reduced row echelon form (RREF).

Identify Free Variables: From the RREF, identify the pivot columns and3.
the corresponding free variables.

Express Solutions: Write the general solution in terms of the free4.
variables, which will provide the vectors that span the null space.

For example, consider the matrix:

A = \begin{pmatrix} 1 & 2 & 1 \\ 0 & 0 & 0 \\ 0 & 1 & -1 \end{pmatrix}

By performing row reduction, one may find the null space vectors, leading to
a clearer understanding of the solutions to \( A\mathbf{x} = \mathbf{0} \).

Applications of Null Space

The null space has practical applications across various fields, including:

Engineering: In control systems, the null space helps determine system
stability and controllability.

Computer Science: In computer graphics, the null space is used in
algorithms for transformations and projections.

Data Science: The null space is integral in dimensionality reduction
techniques such as Principal Component Analysis (PCA).

Network Theory: Analyzing flow networks often involves understanding the
null space to identify feasible flow configurations.

These applications underscore the importance of the null space in solving
real-world problems and optimizing systems across disciplines.

Conclusion

Understanding what a null space is in linear algebra is essential for anyone



delving into the subject. Its definition, properties, and computation methods
provide a robust framework for analyzing linear transformations and systems
of equations. By grasping the concept of null space, one gains valuable
insights into the structure of matrices and the relationships between linear
equations. As highlighted, the null space is not just a theoretical concept
but has significant practical applications in various fields, showcasing its
depth and relevance in both academic and real-world contexts.

Q: What is the significance of the null space in
linear algebra?
A: The null space is significant because it helps determine the solution set
of homogeneous linear equations, indicating the presence of linear
dependencies among the columns of a matrix. It also relates closely to the
concepts of rank and linear transformations.

Q: How do you find the nullity of a matrix?
A: The nullity of a matrix can be found by first determining the rank of the
matrix using row reduction and then applying the Rank-Nullity Theorem, which
states that the nullity is equal to the number of columns minus the rank.

Q: Can the null space be empty?
A: No, the null space cannot be empty; it always contains at least the zero
vector, which corresponds to the trivial solution of the equation \(
A\mathbf{x} = \mathbf{0} \).

Q: What does it mean if the null space contains only
the zero vector?
A: If the null space contains only the zero vector, it indicates that the
columns of the matrix are linearly independent, meaning there are no non-
trivial solutions to the equation \( A\mathbf{x} = \mathbf{0} \).

Q: How does the null space relate to linear
transformations?
A: The null space of a matrix corresponding to a linear transformation
provides insights into how the transformation compresses the input space. It
indicates which vectors are mapped to the zero vector, revealing properties
of the transformation.



Q: What is an example of a real-world application of
null space?
A: In engineering, the null space is used to analyze control systems, helping
engineers determine system stability and controllability, which are crucial
for designing effective control mechanisms.

Q: Is the null space always finite-dimensional?
A: Yes, the null space of a matrix is always finite-dimensional, as it is a
subspace of \( ℝⁿ \), where \( n \) is the number of columns of the matrix.

Q: What mathematical tools can be used to compute
the null space?
A: The primary mathematical tool used to compute the null space is Gaussian
elimination, which facilitates row reducing the matrix to its reduced row
echelon form to identify free variables and express the solution set.

Q: Can the null space be larger than the column
space?
A: No, the null space cannot be larger than the column space. In fact, the
dimensions of the null space and column space are related through the Rank-
Nullity Theorem, ensuring that their dimensions, combined with the rank,
equal the number of columns.

Q: How do you interpret the solutions found in the
null space?
A: The solutions found in the null space represent all possible vectors that,
when transformed by the matrix, yield the zero vector. These solutions
illustrate the dependencies among the original vectors represented by the
columns of the matrix.
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  what is a null space in linear algebra: Linear Algebra with Maple, Lab Manual Fred
Szabo, 2001-08-23 Linear Algebra: An Introduction Using MAPLE is a text for a first undergraduate
course in linear algebra. All students majoring in mathematics, computer science, engineering,
physics, chemistry, economics, statistics, actuarial mathematics and other such fields of study will
benefit from this text. The presentation is matrix-based and covers the standard topics for a first
course recommended by the Linear Algebra Curriculum Study Group. The aim of the book is to make
linear algebra accessible to all college majors through a focused presentation of the material,
enriched by interactive learning and teaching with MAPLE. Development of analytical and
computational skills is emphasized throughout Worked examples provide step-by-step methods for
solving basic problems using Maple The subject's rich pertinence to problem solving across
disciplines is illustrated with applications in engineering, the natural sciences, computer animation,
and statistics
  what is a null space in linear algebra: Numerical Methods for Scientific Computing Kyle
Novak, 2022-03-13 A comprehensive guide to the theory, intuition, and application of numerical
methods in linear algebra, analysis, and differential equations. With extensive commentary and code
for three essential scientific computing languages: Julia, Python, and Matlab.
  what is a null space in linear algebra: Applied Mathematical Methods: Dasgupta, Bhaskar,
2006 Applied Mathematical Methods covers the material vital for research in today's world and can
be covered in a regular semester course. It is the consolidation of the efforts of teaching the
compulsory first semester post-graduate applied mathematics course at the Department of
Mechanical Engineering at IIT Kanpur in two successive years.
  what is a null space in linear algebra: Internal and External Stabilization of Linear
Systems with Constraints Ali Saberi, Anton A. Stoorvogel, Peddapullaiah Sannuti, 2012-06-21
Unifying two decades of research, this book is the first to establish a comprehensive foundation for a
systematic analysis and design of linear systems with general state and input constraints. For such
systems, which can be used as models for most nonlinear systems, the issues of stability, controller
design, additonal constraints, and satisfactory performance are addressed. The book is an excellent
reference for practicing engineers, graduate students, and researchers in control systems theory
and design. It may also serve as an advanced graduate text for a course or a seminar in nonlinear
control systems theory and design in applied mathematics or engineering departments. Minimal
prerequisites include a first graduate course in state-space methods as well as a first course in
control systems design.
  what is a null space in linear algebra: Mathematical Methods in Engineering Joseph M.
Powers, Mihir Sen, 2015-01-26 This text focuses on a variety of topics in mathematics in common
usage in graduate engineering programs including vector calculus, linear and nonlinear ordinary
differential equations, approximation methods, vector spaces, linear algebra, integral equations and
dynamical systems. The book is designed for engineering graduate students who wonder how much
of their basic mathematics will be of use in practice. Following development of the underlying
analysis, the book takes students through a large number of examples that have been worked in
detail. Students can choose to go through each step or to skip ahead if they so desire. After seeing
all the intermediate steps, they will be in a better position to know what is expected of them when
solving assignments, examination problems, and when on the job. Chapters conclude with exercises
for the student that reinforce the chapter content and help connect the subject matter to a variety of
engineering problems. Students have grown up with computer-based tools including numerical
calculations and computer graphics; the worked-out examples as well as the end-of-chapter
exercises often use computers for numerical and symbolic computations and for graphical display of
the results.
  what is a null space in linear algebra: Fundamentals of Aerospace Navigation and
Guidance Pierre T. Kabamba, Anouck R. Girard, 2014-08-29 This text covers fundamentals used in
the navigation and guidance of modern aerospace vehicles, in both atmospheric and space flight. It



can be used as a textbook supporting a graduate level course on aerospace navigation and guidance,
a guide for self-study, or a resource for practicing engineers and researchers. It begins with an
introduction that discusses why navigation and guidance ought to be considered together and
delineates the class of systems of interest in navigation and guidance. The book then presents the
necessary fundamentals in deterministic and stochastic systems theory and applies them to
navigation. Next, the book treats optimization and optimal control for application in optimal
guidance. In the final chapter, the book introduces problems where two competing controls exercise
authority over a system, leading to differential games. Fundamentals of Aerospace Navigation and
Guidance features examples illustrating concepts and homework problems at the end of all chapters.
  what is a null space in linear algebra: Introduction to Cryptography with Maple José Luis
Gómez Pardo, 2012-12-19 This introduction to cryptography employs a programming-oriented
approach to study the most important cryptographic schemes in current use and the main
cryptanalytic attacks against them. Discussion of the theoretical aspects, emphasizing precise
security definitions based on methodological tools such as complexity and randomness, and of the
mathematical aspects, with emphasis on number-theoretic algorithms and their applications to
cryptography and cryptanalysis, is integrated with the programming approach, thus providing
implementations of the algorithms and schemes as well as examples of realistic size. A distinctive
feature of the author's approach is the use of Maple as a programming environment in which not just
the cryptographic primitives but also the most important cryptographic schemes are implemented
following the recommendations of standards bodies such as NIST, with many of the known
cryptanalytic attacks implemented as well. The purpose of the Maple implementations is to let the
reader experiment and learn, and for this reason the author includes numerous examples. The book
discusses important recent subjects such as homomorphic encryption, identity-based cryptography
and elliptic curve cryptography. The algorithms and schemes which are treated in detail and
implemented in Maple include AES and modes of operation, CMAC, GCM/GMAC, SHA-256, HMAC,
RSA, Rabin, Elgamal, Paillier, Cocks IBE, DSA and ECDSA. In addition, some recently introduced
schemes enjoying strong security properties, such as RSA-OAEP, Rabin-SAEP, Cramer--Shoup, and
PSS, are also discussed and implemented. On the cryptanalysis side, Maple implementations and
examples are used to discuss many important algorithms, including birthday and man-in-the-middle
attacks, integer factorization algorithms such as Pollard's rho and the quadratic sieve, and discrete
log algorithms such as baby-step giant-step, Pollard's rho, Pohlig--Hellman and the index calculus
method. This textbookis suitable for advanced undergraduate and graduate students of computer
science, engineering and mathematics, satisfying the requirements of various types of courses: a
basic introductory course; a theoretically oriented course whose focus is on the precise definition of
security concepts and on cryptographic schemes with reductionist security proofs; a
practice-oriented course requiring little mathematical background and with an emphasis on
applications; or a mathematically advanced course addressed to students with a stronger
mathematical background. The main prerequisite is a basic knowledge of linear algebra and
elementary calculus, and while some knowledge of probability and abstract algebra would be
helpful, it is not essential because the book includes the necessary background from these subjects
and, furthermore, explores the number-theoretic material in detail. The book is also a
comprehensive reference and is suitable for self-study by practitioners and programmers.
  what is a null space in linear algebra: Approximation, Randomization, and
Combinatorial Optimization. Algorithms and Techniques Maria Serna, Ronen Shaltiel, Klaus
Jansen, José Rolim, 2010-08-19 This book constitutes the joint refereed proceedings of the 13th
International Workshop on Approximation Algorithms for Combinatorial Optimization Problems,
APPROX 2010, and the 14th International Workshop on Randomization and Computation, RANDOM
2010, held in Barcelona, Spain, in September 2010. The 28 revised full papers of the APPROX 2010
workshop and the 29 revised full papers of the RANDOM 2010 workshop included in this volume,
were carefully reviewed and selected from 66 and 61 submissions, respectively. APPROX focuses on
algorithmic and complexity issues surrounding the development of efficient approximate solutions to



computationally difficult problems. RANDOM is concerned with applications of randomness to
computational and combinatorial problems.
  what is a null space in linear algebra: Thermodynamics of Biochemical Reactions Robert
A. Alberty, 2005-01-14 Ein Lehr- und Handbuch der Thermodynamik biochemischer Reaktionen mit
modernen Beispielen und umfangreichen Hinweisen auf die Originalliteratur. - Schwerpunkt liegt
auf Stoffwechsel und enzymkatalysierten Reaktionen - Grundlagen der Thermodynamik (z. B.
chemisches Gleichgewicht) werden anschaulich abgehandelt - zu den speziellen Themen gehören
Reaktionen in Matrices, Komplexbildungsgleichgewichte und Ligandenbindung,
Phasengleichgewichte, Redoxreaktionen, Kalorimetrie
  what is a null space in linear algebra: Sampling Theory Yonina C. Eldar, 2015-04-09 A
comprehensive guide to sampling for engineers, covering the fundamental mathematical
underpinnings together with practical engineering principles and applications.
  what is a null space in linear algebra: Technological and Medical Implications of
Metabolic Control Analysis Athel Cornish-Bowden, Maria Luz Cárdenas, 2012-12-06 Two decades
have passed since the mechanisms of protein synthesis became well enough understood to permit
the genetic modification oforganisms. An impressive amount of new knowledge has emerged from
the new technology, but much ofthe promise of20years ago has notyet been fulfilled. In
biotechnology, efforts to increase the yields of commercially valuable metabolites have been less
successful than ex pected, and when they have succeeded it has often been as much from selective
breeding as from new methods. The cell is more complicated than what is presented in the classical
teaching of biochemistry, it contains more structure than was dreamed of 20 years ago, and the
behaviour ofany systemofenzymes is more elaborate than can be explained in terms ofa single
supposedly rate-limiting enzyme. Even if classical enzymology and meta bolism may have seemed
rather unfashionable during the rise ofmolecular biology, they remain central to any modification
ofthe metabolic behaviour oforganisms. As such modification is essential in much ofbiotechnology
and drug development, bio technologists can only ignore these topics at their peril.
  what is a null space in linear algebra: Attainable Region Theory David Ming, David
Glasser, Diane Hildebrandt, Benjamin Glasser, Matthew Metgzer, 2016-08-29 Recipient of the 2019
Most Promising New Textbook Award from the Textbook & Academic Authors Association (TAA). The
authors of Attainable Region Theory: An Introduction to an Choosing Optimal Reactor make what is
a complex subject and decades of research accessible to the target audience in a compelling
narrative with numerous examples of real-world applications. TAA Award Judges, February 2019
Learn how to effectively interpret, select and optimize reactors for complex reactive systems, using
Attainable Region theory Teaches how to effectively interpret, select and optimize reactors for
complex reactive systems, using Attainable Region (AR) theory Written by co-founders and
experienced practitioners of the theory Covers both the fundamentals of AR theory for readers new
to the field, as we all as advanced AR topics for more advanced practitioners for understanding and
improving realistic reactor systems Includes over 200 illustrations and 70 worked examples
explaining how AR theory can be applied to complex reactor networks, making it ideal for
instructors and self-study Interactive software tools and examples written for the book help to
demonstrate the concepts and encourage exploration of the ideas
  what is a null space in linear algebra: Robotic Vision Peter Corke, 2021-10-15 This textbook
offers a tutorial introduction to robotics and Computer Vision which is light and easy to absorb. The
practice of robotic vision involves the application of computational algorithms to data. Over the fairly
recent history of the fields of robotics and computer vision a very large body of algorithms has been
developed. However this body of knowledge is something of a barrier for anybody entering the field,
or even looking to see if they want to enter the field — What is the right algorithm for a particular
problem?, and importantly: How can I try it out without spending days coding and debugging it from
the original research papers? The author has maintained two open-source MATLAB Toolboxes for
more than 10 years: one for robotics and one for vision. The key strength of the Toolboxes provide a
set of tools that allow the user to work with real problems, not trivial examples. For the student the



book makes the algorithms accessible, the Toolbox code can be read to gain understanding, and the
examples illustrate how it can be used —instant gratification in just a couple of lines of MATLAB
code. The code can also be the starting point for new work, for researchers or students, by writing
programs based on Toolbox functions, or modifying the Toolbox code itself. The purpose of this book
is to expand on the tutorial material provided with the toolboxes, add many more examples, and to
weave this into a narrative that covers robotics and computer vision separately and together. The
author shows how complex problems can be decomposed and solved using just a few simple lines of
code, and hopefully to inspire up and coming researchers. The topics covered are guided by the real
problems observed over many years as a practitioner of both robotics and computer vision. It is
written in a light but informative style, it is easy to read and absorb, and includes a lot of Matlab
examples and figures. The book is a real walk through the fundamentals light and color, camera
modelling, image processing, feature extraction and multi-view geometry, and bring it all together in
a visual servo system. “An authoritative book, reaching across fields, thoughtfully conceived and
brilliantly accomplished Oussama Khatib, Stanford
  what is a null space in linear algebra: Robotics, Vision and Control Peter Corke, 2017-05-20
Robotic vision, the combination of robotics and computer vision, involves the application of
computer algorithms to data acquired from sensors. The research community has developed a large
body of such algorithms but for a newcomer to the field this can be quite daunting. For over 20 years
the author has maintained two open-source MATLAB® Toolboxes, one for robotics and one for
vision. They provide implementations of many important algorithms and allow users to work with
real problems, not just trivial examples. This book makes the fundamental algorithms of robotics,
vision and control accessible to all. It weaves together theory, algorithms and examples in a
narrative that covers robotics and computer vision separately and together. Using the latest versions
of the Toolboxes the author shows how complex problems can be decomposed and solved using just
a few simple lines of code. The topics covered are guided by real problems observed by the author
over many years as a practitioner of both robotics and computer vision. It is written in an accessible
but informative style, easy to read and absorb, and includes over 1000 MATLAB and Simulink®
examples and over 400 figures. The book is a real walk through the fundamentals of mobile robots,
arm robots. then camera models, image processing, feature extraction and multi-view geometry and
finally bringing it all together with an extensive discussion of visual servo systems. This second
edition is completely revised, updated and extended with coverage of Lie groups, matrix
exponentials and twists; inertial navigation; differential drive robots; lattice planners; pose-graph
SLAM and map making; restructured material on arm-robot kinematics and dynamics; series-elastic
actuators and operational-space control; Lab color spaces; light field cameras; structured light,
bundle adjustment and visual odometry; and photometric visual servoing. “An authoritative book,
reaching across fields, thoughtfully conceived and brilliantly accomplished!” OUSSAMA KHATIB,
Stanford
  what is a null space in linear algebra: Mathematical Structures for Computer Graphics
Steven J. Janke, 2014-09-18 A comprehensive exploration of the mathematics behind the modeling
and rendering of computer graphics scenes Mathematical Structures for Computer Graphics
presents an accessible and intuitive approach to the mathematical ideas and techniques necessary
for two- and three-dimensional computer graphics. Focusing on the significant mathematical results,
the book establishes key algorithms used to build complex graphics scenes. Written for readers with
various levels of mathematical background, the book develops a solid foundation for graphics
techniques and fills in relevant graphics details often overlooked in the literature. Rather than use a
rigid theorem/proof approach, the book provides a flexible discussion that moves from vector
geometry through transformations, curve modeling, visibility, and lighting models. Mathematical
Structures for Computer Graphics also includes: Numerous examples of two- and three-dimensional
techniques along with numerical calculations Plenty of mathematical and programming exercises in
each chapter, which are designed particularly for graphics tasks Additional details at the end of each
chapter covering historical notes, further calculations, and connected concepts for readers who wish



to delve deeper Unique coverage of topics such as calculations with homogeneous coordinates,
computational geometry for polygons, use of barycentric coordinates, various descriptions for
curves, and L-system techniques for recursive images Mathematical Structures for Computer
Graphics is an excellent textbook for undergraduate courses in computer science, mathematics, and
engineering, as well as an ideal reference for practicing engineers, researchers, and professionals in
computer graphics fields. The book is also useful for those readers who wish to understand
algorithms for producing their own interesting computer images.
  what is a null space in linear algebra: Resources for Teaching Discrete Mathematics Brian
Hopkins, 2009 Hopkins collects the work of 35 instructors who share their innovations and insights
about teaching discrete mathematics at the high school and college level. The book's 9
classroom-tested projects, including building a geodesic dome, come with student handouts,
solutions, and notes for the instructor. The 11 history modules presented draw on original sources,
such as Pascal's Treatise on the Arithmetical Triangle, allowing students to explore topics in their
original contexts. Three articles address extensions of standard discrete mathematics content. Two
other articles explore pedagogy specifically related to discrete mathematics courses: adapting a
group discovery method to larger classes, and using logic in encouraging students to construct
proofs.
  what is a null space in linear algebra: Compilers Principles Techniques and Tools Mr. Rohit
Manglik, 2024-07-04 EduGorilla Publication is a trusted name in the education sector, committed to
empowering learners with high-quality study materials and resources. Specializing in competitive
exams and academic support, EduGorilla provides comprehensive and well-structured content
tailored to meet the needs of students across various streams and levels.
  what is a null space in linear algebra: System, Structure and Control 2004 Sabine
Mondie, 2005-05-11
  what is a null space in linear algebra: A Direct Method for Parabolic PDE Constrained
Optimization Problems Andreas Potschka, 2013-11-29 Andreas Potschka discusses a direct multiple
shooting method for dynamic optimization problems constrained by nonlinear, possibly
time-periodic, parabolic partial differential equations. In contrast to indirect methods, this approach
automatically computes adjoint derivatives without requiring the user to formulate adjoint
equations, which can be time-consuming and error-prone. The author describes and analyzes in
detail a globalized inexact Sequential Quadratic Programming method that exploits the
mathematical structures of this approach and problem class for fast numerical performance. The
book features applications, including results for a real-world chemical engineering separation
problem.
  what is a null space in linear algebra: Data Science for Engineers Raghunathan
Rengaswamy, Resmi Suresh, 2022-12-16 With tremendous improvement in computational power and
availability of rich data, almost all engineering disciplines use data science at some level. This
textbook presents material on data science comprehensively, and in a structured manner. It provides
conceptual understanding of the fields of data science, machine learning, and artificial intelligence,
with enough level of mathematical details necessary for the readers. This will help readers
understand major thematic ideas in data science, machine learning and artificial intelligence, and
implement first-level data science solutions to practical engineering problems. The book- Provides a
systematic approach for understanding data science techniques Explain why machine learning
techniques are able to cross-cut several disciplines. Covers topics including statistics, linear algebra
and optimization from a data science perspective. Provides multiple examples to explain the
underlying ideas in machine learning algorithms Describes several contemporary machine learning
algorithms The textbook is primarily written for undergraduate and senior undergraduate students
in different engineering disciplines including chemical engineering, mechanical engineering,
electrical engineering, electronics and communications engineering for courses on data science,
machine learning and artificial intelligence.
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